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Abstract

Gully erosion is one of the main modes of slope erosion on the Loess Plateau, which plays a connecting role in the slope gully
erosion system. The Loess Plateau has wide and densely distributed gullies. The study selected a typical small watershed in
the hilly and gully region of the Loess Plateau to measure the morphological characteristics and spatial-temporal distribution
of gullies. A deep learning image semantic segmentation model was used to identify and extract the morphological features
of gullies at the watershed scale from 2009 to 2021 based on remote sensing images (0.5 m resolution) and then analyze their
temporal and spatial distribution characteristics. The results revealed that: (1) most gullies occurred in the hilly southern
parts of the watershed, which has complex landforms and large slope gradients; (2) gully number increased from 1,159 in 2009
to 2,312 in 2021 (average 97 per year), with a frequency development rate of 2.87 km ~2 y ~1; (3) gully length generally ranged

I and density development rate of 0.12 km km 2 y ~1; (4) gully width
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from 25-40 m, with an average growth rate is 1.66 m y ~

ranged from 0.5—1.5 m, with an average growth rate of 0.04 m y (5) the total gully area increased from 0.0566 km? in

2009 to 0.1072 km? in 2021, with a development rate of 4,213.39 m? y ~! and dissection degree development rate of 0.0125%
y ~L. This study provides a theoretical and scientific basis for gully erosion control and eco-environmental protection at the

watershed scale on the Loess Plateau.
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Highlights

Used SegNet model to recognize gullies and extract morphological features at the watershed scale in the hilly
and gully region of the Loess Plateau.

Used the spatial-temporal evolution law to clarify morphological features of gullies (e.g., number, width,
area, frequency, density and dissection degree of gullies) from 2009-2021.

Abstract

Gully erosion is one of the main modes of slope erosion on the Loess Plateau, which plays a connecting
role in the slope gully erosion system. The Loess Plateau has wide and densely distributed gullies. The
study selected a typical small watershed in the hilly and gully region of the Loess Plateau to measure the
morphological characteristics and spatial-temporal distribution of gullies. A deep learning image semantic
segmentation model was used to identify and extract the morphological features of gullies at the watershed
scale from 2009 to 2021 based on remote sensing images (0.5 m resolution) and then analyze their temporal
and spatial distribution characteristics. The results revealed that: (1) most gullies occurred in the hilly
southern parts of the watershed, which has complex landforms and large slope gradients; (2) gully number
increased from 1,159 in 2009 to 2,312 in 2021 (average 97 per year), with a frequency development rate of
2.87 km 2y !; (3) gully length generally ranged from 25-40 m, with an average growth rate is 1.66 m y !
and density development rate of 0.12 km km 2y !; (4) gully width ranged from 0.5-1.5 m, with an average
growth rate of 0.04 m y*. (5) the total gully area increased from 0.0566 km? in 2009 to 0.1072 km? in 2021,
with a development rate of 4,213.39 m? y ! and dissection degree development rate of 0.0125% y '. This
study provides a theoretical and scientific basis for gully erosion control and eco-environmental protection
at the watershed scale on the Loess Plateau.
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1. Introduction

China’s Loess Plateau is the most typical loess geomorphic region in the world and one of the most serious
soil erosion regions in China and perhaps the world (Fu et al. , 2011; Zhong et al. , 2022). Gully erosion
is an important type of soil erosion on the Loess Plateau, with its distribution area accounting for more
than 70% of the ravines and its erosion accounting for 26.6-59.2% of the total slope erosion (Zheng et al. ,
2006). Soil erosion control on the Loess Plateau started in 1999 when the Chinese government implemented
a project returning farmland to forest (Huang et al. , 2020; Liu et al. , 2019); however, gully erosion still
needs attention in some areas. Watershed is the basic unit of hydrological response and an ideal spatial scale
for studying soil and water losses. Clarifying the temporal and spatial evolution of gullies at the watershed
scale is important for optimizing soil and water conservation measures on the Loess Plateau.

Gully erosion is a linear erosion pattern occurring on steep slope cultivated land, formed by the combined
action of runoff erosion and human cultivation, and plays a connecting role in the slope gully erosion system
(Liu et al. , 1988; Poesen et al. , 2003; Wang et al. , 2003). At present, studies on gully erosion have focused
on critical topographical conditions (Daggupati et al. , 2014; Feng, 2022; Maugnard et al. , 2014; Torri and
Poesen, 2014), factors influencing gully formation (Feng, 2022; Gong et al. , 2011; Xu, 2018), mechanical
processes and control measures of gully development (Guo, 2019; Xiao, 2017), flow dynamics and sediment



transport (Ban et al. , 2020; Kang et al. , 2021a; Xuet al. , 2021), and gully erosion models (Douglas-Mankin
et al. , 2020; Guo et al. , 2019; Luquin et al. , 2021; Tekwaet al. , 2021). However, large-area field surveys
are needed to accurately grasp the morphological features and spatial distribution characteristics of widely
and densely distributed gullies, requiring a large workload and low efficiency. Therefore, some studies have
adopted indoor model tests and field slope unit positioning tests to garner relevant gully data (Shen et al.
, 2021; Wang et al. , 2020b, 2021), but the limited data significantly impacts the reliability of the research
conclusions for practical application. In addition, further verification is needed to determine whether the
conclusions obtained under small-scale conditions can be extrapolated to larger scales.

The recent rapid development of remote sensing technology has provided high-resolution remote sensing
images and data for gully surveys on a large scale. Some studies have applied remote sensing images for gully
recognition (Cao et al. , 2020; Dai et al. , 2020; Liuet al. , 2021; Yu et al. , 2018), determining temporal and
spatial variation of gullies (Karydas and Panagos, 2020; King et al. , 2005; Li et al. , 2007; Platoncheva et al.
, 2020; Yanet al. , 2005, 2006, 2010; Yermolayev et al. , 2020; Zhonget al. , 2022) and gully erosion sensitivity
analyses (Amiriet al. , 2019; Arabameri et al. , 2020; Busch et al. , 2021; Garosi et al. , 2019). On the Loess
Plateau, Zhao et al. (2011) analyzed the correlation between land use, slope, and gully distribution using
SPOT images, reporting significant differences in gully density among different land use types (grassland >
forest land > hilly dry land). Zhang et al. (2017) extracted the lengths of 245 gullies using two QuickBird
images, quantified the relationship between gully length and eroded volume, and assessed the erosion rate
over six years. Qin (2009) and Qin et al. (2010) analyzed the topographic characteristic parameters and
distribution law of gully erosion using a QuickBird image and digital elevation model (DEM), revealing that
the morphological features of gullies are determined mainly by slope gradient, slope length, uphill length and
confluence area in hilly and gully regions on the Loess Plateau. Wang (2020) found high gully development
and large overall erosion potential in the south and north of Dongzhiyuan on the Loess Plateau and low
gully development in the central region, where gully erosion is mostly caused by human activities. Liu et
al. (2014) and Liu (2012) used *7Cs tracer technology to study the spatial differentiation of soil erosion of
typical hilly slopes in hilly and gully areas of the Loess Plateau, revealing differences in hilly slope erosion
in different slope directions and an average erosion rates ranked north slope > southwest slope > northeast
slope > west slope > northwest slope > south slope > southeast slope > east slope. Jiang et al. (1999)
analyzed the distribution law of gullies in the Zhoutungou watershed in the hilly and gully region of the
Loess Plateau using aerial images. They found that gullies develop mainly on slope farmland, with gullies
accounting for 31.3% of the hillslope area in the watershed. Li (2011) found that the gully density in the loess
area of northern Shaanxi, China changes into sunlit slope < semi-sunlit slope < sunless slope < semi-sunless
slope under the same slope gradient. Tian et al.(2013) investigated the spatial differentiation characteristics
of gullies on the Loess Plateau using 5 m resolution DEM; the results revealed clear spatial differentiation
of gully density, decreasing from south to north, with gully density peaking in the Suide-Mizhi area of
northern Shaanxi. The above studies were based mainly on visual interpretation and used independent slope
elements in the basin as the research object. However, it is not possible to clarify the temporal and spatial
distribution and evolution law of gullies at the basin scale. Few studies have identified gullies by combining
deep learning and remote sensing images or investigated changes in morphological features before and after
returning farmland to forests. Thus, this study used 0.5 m resolution remote sensing images integrated with
a deep learning image semantic segmentation model to identify gullies and extract morphological features
at the watershed scale, analyze the temporal and spatial distribution of gullies, and clarify the temporal
and spatial evolution law of gullies in typical small watersheds in the hilly and gully region of the Loess
Plateau to provide a theoretical and scientific basis for watershed-scale gully erosion control and ecological
environment protection on the Loess Plateau.

2. Materials and Methods
2.1 Study area

The research area of this study is the Zhoutungou watershed (36°42°10” N to 36°47°10” N, 109°09°00” E to
109°13’45” E) (Liu et al. , 2021), a typical small watershed in the hilly and gully region of the Loess Plateau,



with an average altitude of 1,235.37 m. The total watershed area is 33.6 km?, of which the valley is 18.7 km?,
accounting for 55.57% (Jiang et al. , 1999). The location of the research area is shown in Fig. 1. The climatic
characteristics and soil properties of the watershed are available in Liu et al. (2021). The main valley in the
watershed runs north to south, with the number of branch valleys gradually increasing from north to south.
The main valley and branch valley sections are in ‘U’ shape, with the terrain of each valley comprising hills,
slopes, and channels.
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Figure 1. Location of the study area. (a) Geographical location map of the study area on the Loess Plateau.
(b) Digital elevation model of the Zhoutungou watershed.

2.2 Data

The remote sensing image data (Table 1) included 0.5 m high-resolution satellite images (Digital Orthophoto
Map, DOM) from 2009, 2012, and 2018 and 0.07 m high-resolution DOM images from 2021 by unmanned
aerial vehicle (UAV). A total of 11,720 images were obtained from UAV. A DEM with 0.15 m resolution and
DOM with 0.07 m resolution were created using Agisoft Metashape (Windows1.7.3). The 1:10000 DEM data
used in this study were obtained from the Shaanxi Geomatics Center of the Ministry of Natural Resources,
and the 0.15 m resolution DEM data were obtained by the authors using UAV.

Table 1 Details of the DOM and DEM data used in this study

Spatial resolution

Product name Data time (year) (m) Data source
DOM QuickBird-02 2009 0.5 Maxar
Technologies



Product name

Data time (year)

Spatial resolution

(m)

Data source

Pleiades 2012 CNES

SuperView 2018 China Centre for
Resources Satellite
Data and
Application

PHANTOM 4 2021 0.07 Authors

RTK

DEM 1:10000 DEM 2009 and 2012 5 Shaanxi

Geomatics Center
of Ministry of
Natural Resources

0.15 m DEM 2021 0.15 Authors

2.3 Model selected

Liu et al. (2021) used six indexes (Accuracy, Precision, Recall, F'1 value, ROC curve, and AUC) to compare
the gully recognition results and accuracy evaluation of the U-Net, R2U-Net, and SegNet image semantic
segmentation models. The SegNet model ranked first for gully recognition in the hilly and gully region of
the Loess Plateau, followed by the R2U-Net and U-Net models (Liu et al. , 2021). The gully length and
width between predicted and measured values had RMSE values of 6.78 m and 0.50 m, respectively, using the
SegNet model, indicating its superior performance for gully recognition and morphological feature extraction.
Hence, this study used the SegNet model for gully recognition and morphological feature extraction at the
watershed scale. Figure 2 is a network structure diagram of the SegNet model.
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Figure 2. Network structure diagram of the SegNet model (Liu et al. 2021)
2.4 Extraction of morphological features of gullies

The gully recognition and DEM data were imported into ArcGIS software to extract the morphological
features of gullies (e.g., number, length, width, area, frequency, density, and dissection degree) using Spatial
Analyst and 3D Analyst tools. The attribute calculation function is used to obtain the projected gully
length, which is divided by the cosine value of the corresponding slope to obtain the gully length. The
distance measurement function is used to calculate gully width from the horizontal distance of five equally



spaced sections. The gully area is the gully width multiplied by the corresponding gully length. Gully
frequency is the number of gullies per unit area of the watershed, reflecting the erosion intensity of gullies
in the watershed. Gully density is the total length of gullies per unit area of the watershed, reflecting the
length characteristics of gullies in the watershed and the degree of surface fragmentation. The dissection
degree of gullies is the total area of gullies per unit area of the watershed, reflecting gully development in
the watershed.

3. Results

3.1 Extraction and analysis of the morphological features of gullies in the watershed using the
SegNet model

The SegNet model was applied to the UAV images for the whole Zhoutungou watershed in 2021, using the
sliding window and ignoring edge detection methods to identify gullies at the watershed scale. Figure 3
shows the gully recognition results of the Zhoutungou watershed.

—
PR

Figure 3. Recognition results of the SegNet model in the Zhoutungou watershed in 2021.

In 2021, there were 2,312 gullies in the Zhoutungou watershed, with a frequency of 68.81 per km? (Table 2).
Gully lengths ranged from 5-209.5 m (average 45.84 m), with a total length of 105.98 km, and density of 3.15
km km 2. Gully widths ranged from 0.5-2 m, with more than 85% between 1 and 1.5 m. Gully area ranged
from 5.36-209.5 m? (average 46.36 m?), with a total area of 0.1072 km? and dissection degree of 0.32%.
Figure 2 and Table 2 reveal that the gullies in Zhoutungou watershed are crisscrossed and occur intensively,
and some are connected in a cluster distribution. The morphological features of the gullies differ, with great
uncertainty and chaotic characteristics, and no clear law of spatial distribution.

Table 2 Statistical characteristics of the morphological features of gullies in the Zhoutungou watershed in
2021

Length (m) Width (m) Area (m?)

Maximum 209.5 2 209.5
Minimum 5 0.5 5.36
Mean 45.84 1.01 46.36
Standard deviation 25.88 0.28 26.26
Coefficient of variation 56.46% 27.51% 56.65%

3.2 Temporal and spatial evolution law of morphological features of gullies

3.2.1 Number and frequency of gullies



In 2009, 2012, 2018, and 2021, the number of gullies was 1,153, 2,045, 2,413, and 2,312 respectively, and the
frequency of gullies is 34.32, 60.86, 71.82, and 68.81 per km? respectively, with a frequency development rate
of 2.87 km 2 y !. Figure 4 shows the spatial distribution evolution of gullies in Zhoutungou watershed from
2009 to 2021, mostly in the hilly southern half of the watershed, which has complex landforms and large
slope gradients. From 2009 to 2012, many new gullies formed in the northeast corner and southern half of
the watershed, while others disappeared. From 2012 to 2018, new gullies formed in the central south and
southeast regions of the watershed, while others disappeared in the northeast corner and southwest regions.
From 2018 to 2021, only a few regions formed new gullies, with many disappearing in the northeast corner,
central and western regions, and southeast regions. There are three possible reasons for the disappearance of
gullies: (1) In the study area, the tail of the gully generally connects with the head of the gully, and headward
erosion may engulf the gully; (2) In 2011, the Chinese government implemented a gully land consolidation
project on the Loess Plateau, which damaged the slope resulting in the disappearance of some gullies; (3)
Returning farmland to forest on the Loess Plateau has resulted in lush vegetation, making it difficult to see
some gullies in the remote sensing images.
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Fig. 4 Spatial variation of gully distribution from 2009-2021
3.2.2 Length and density of gullies

Figure 5a shows the length distribution of gullies from 2009 to 2021. In 2009, 2012, 2018, and 2021, gully
lengths ranged from 7-209.5, 5-228, 5-230, and 5-209.5 m (average 48.39, 46.58, 45.75, and 45.84 m), total
gully lengths were 55.79, 95.26, 110.4, and 105.98 km, and gully densities were 1.66, 2.84, 3.59, and 3.15 km
km 2, respectively, with a length development rate of 1.66 m y ' and density development rate of 0.12 km
km 2yl

The length variation in gullies is clear and normally distributed. From 2009 to 2012, 65.82% of gullies
increased in length, 22.86% decreased, and 11.32% did not change, with >64% of the length changes between
0 and 50 m. From 2012 to 2018, 56.49% of gullies increased in length, and 43.07% decreased, with >62%
of the length changes between —20 and 40 m. From 2018 to 2021, 47.81% of the gullies increased in length,
and 51.40% decreased, with >52% of the length changes between —20 and 20 m. From 2009 to 2021, the
proportion of length decreases gradually increased, and the proportion of the length increases gradually
decreased, indicating that gully development is under control.
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3.2.3 Width of gullies

From 2009 to 2021, gully width ranged from 0.5 to 2.5 m, with more than 99% between 0.5 and 1.5 m (Fig.
6a). The proportion of gully widths 2.0-2.5 m decreased from 0.67% in 2009 to 0.05% in 2021. From 2009
to 2021, the gullies had an average width development rate of 0.04 m y .

From 2009 to 2012, 63.73% of gullies increased in width, 18.81% decreased, and 17.47% did not change, with
about 32% changing by 0-0.2 m and about 41% changing by 1-1.2 m (Fig. 6b). From 2012 to 2018, 29.14%
of gullies increased in width, 19.84% decreased, 51.02% did not change, with about 61% changing by 0-0.2
m (Fig. 6¢). From 2018 to 2021, 17% of gullies increased in width, 12.21% decreased, and 70.79% did not
change, with more than 86% changing by 0-0.2 m (Fig. 6d). The average width variation range of gullies
gradually decreased from 2009 to 2021.
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3.2.4 Area and dissection degree of gullies

Table 3 shows the area distribution of gullies from 2009 to 2021. In 2009, 2012, 2018, and 2021, gully
area ranged from 6.5-230.71, 4.64-246.86, 4.64-230, and 5.36-209.5 m? (average 49.12, 47.34, 46.05, and
46.36 m?), total area was 0.0566, 0.0968, 0.1111, and 0.1072 km?, and dissection degree was 0.17%, 0.29%,
0.33%, and 0.32%, respectively, with a total area development rate of 4,213.39 m? y ! and dissection degree
development rate of 0.0125% y!. From 2009 to 2012, 70.36% of gully areas increased, and 23.85% decreased.
From 2012 to 2018, 56.29% of gully areas increased, and 43.31% decreased. From 2018 to 2021, 48.43% of

gully areas increased, and 51.03% decreased. The area variation range in gullies gradually decreased from
2009 to 2021.

Table 3 Area distribution of gullies from 2009 to 2021

Year Minimum (m2?) Maximum (m2) Mean (m?) Total area (km?)

Dissection degree (%) Growth ratio (%) De
2009 6.5 230.71 49.12 0.0566 0.17
2012 4.64 246.86 47.34 0.0968 0.29 70.36 23

18



Year Minimum (m?) Maximum (m?) Mean (m?) Total area (km®) Dissection degree (%) Growth ratio (%) De

2018 4.64 230 46.05 0.1111 0.33 56.29 43
2021  5.36 209.5 46.36 0.1072 0.32 48.43 51

4. Discussion

This study combined remote sensing imagery and the SegNet model to analyze the morphological features
of temporal and spatial distribution law in gullies at a watershed scale. Jiang et al. (1999) analyzed the
distribution characteristics of gullies using W-B aerial photographs to identify 4,495 gullies in the Zhoutungou
watershed in 1999. We found that the number of gullies in the watershed decreased sharply from 4,495 in
1999 to 1,153 in 2009 (Fig. 7) due to China’s returning farmland to forest project that has significantly
improved vegetation coverage on the Loess Plateau and reduced the occurrence of slope soil erosion (Chenet
al. , 2019; Dou et al. , 2020; Liang et al. , 2019), inhibiting the formation and development of slope gullies.
However, the number of gullies increased slightly after 2009 due to (1) extreme rainfall on the Loess Plateau,
increasing soil erosion (Huet al. , 2019; Li et al. , 2022; Wang et al. , 2020a; Zhao et al. , 2021); (2)
the gully land consolidation project implemented in 2011 increasing the cultivated land area and, despite
reducing watershed erosion to a certain extent (Chen et al. , 2020; Han et al. , 2018; Kang et al. , 2021b;
Li et al. , 2016; Zhao, 2014; Zhao et al. , 2019), its associated engineering involving topsoil stripping
and ridge construction has damaged the slope vegetation (increased slope) and soil environment (loosened
soil structure), forming new gullies on the slope; (3) returning farmland to forest on the Loess Plateau has
resulted in lush vegetation, making it difficult to see some gullies in the remote sensing images. Soil erosion
on the Loess Plateau will gradually decline to achieve the strategic goal of protecting and controlling the
ecological environment of the Loess Plateau, and ‘green water and green mountains are golden mountains
and silver mountains’.
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Numerous studies have analyzed the temporal and spatial distribution of gullies on the Loess Plateau (Chen,
1984; Guo and Wang, 2019; Kanget al. , 2016; Zheng et al. , 2016; Zhong et al. , 2022). This study found
that the gully number increased by 1,159 from 2009 to 2021, with an average growth rate of 97 per year,
mostly in the hilly southern part of the watershed, which has complex landforms and large slope gradients.
From 2009 to 2021, gully lengths ranged from 5 to 230 m (average 48.39 m), of which 55% ranged from 25
to 40 m, with an average growth rate of 1.66 m y !. However, other studies reported gully lengths ranging
from 7.71 to 237 m (average 56.5 m), of which 60% ranged from 30 to 60 m (Jiang et al., 1999; Li, 2011; Qin
et al., 2010; Zhang et al. 2017; Zhong et al. 2022). The shorter gully lengths in this study may be related
to the more recent conversion of farmland to forest, inhibiting the development of gullies.

In terms of length, this study found that more than 99% of the gullies are 0.5-1.5 m wide, with an average
growth rate of 0.04 m y *. Similarly, Liu et al. (1988, 2018) reported gully widths in loess hilly and gully
areas of around 0.3-0.5 m, sometimes 1-2 m. The total area of gullies ranged from 0.0566-0.1111 km?2,
accounting for 0.17-0.33% of the total watershed area. However, Jiang et al. (1999) reported a much higher
value for the total Zhoutungou watershed area in 1999 (4.0 km? or 11.89% vs. 0.0566 km? or 0.17%).

To sum up, while some research results are based on the temporal and spatial distribution characteristics
of gullies on the slope of the Loess Plateau, and the project returning farmland to forest has controlled
the gully development, the frequent occurrence of uncertain extreme rainfall events and poor consolidation
of the results of returning farmland to forest are the main reasons for the increased gully erosion on the
Loess Plateau in recent years. Soil erosion control and innovative erosion control strategies need further
investigation.

5. Conclusion

In this study, the SegNet model was used to recognize gullies and extract their morphological features at
a watershed scale from 2009 to 2021 to analyze the temporal and spatial distribution and evolution law of
gullies. The number of gullies increased by 1,159 from 2009 to 2021 (average 97 per year), with a frequency
development rate of 2.87 km? y !, mainly in the hilly southern part of the watershed, with complex landforms
and large slope gradients. Gully lengths ranged from 5 to 230 m (average 48.39 m), with an average growth
rate of 1.66 m y ' and density development rate of 0.12 km km 2 y . More than 99% of the gullies are
0.5-1.5 m wide, with an average growth rate of 0.04 m year !. The total gully area increased from 0.0566 km?
in 2009 to 0.1072 km? in 2021, with a total area development rate of 4,213.39 m? y ! and dissection degree
development rate of 0.0125% y !. Future soil erosion control should strengthen the erosion strategy caused
by extreme rainfall events. Persisting with the returning farmland to forest project should realize ecological
environmental protection of the Loess Plateau, and the strategic goal of ‘green water and green mountain is
golden mountain and silver mountain’.

Acknowledgments

This research was supported by the National Natural Science Foundation of China (41977064), the Funda-
mental Research Funds for the Central Universities (2452021158; 2452021036) and the 111 Project of the
Ministry of Education and the State Administration of Foreign Experts Affairs (B12007). The authors also
would like to express their gratitude to colleagues in our research group for their help in completing the
experiments.

References

Amiri Mahdis, Pourghasemi Hamid Reza, Ghanbarian Gholam Abbas, & Afzali Sayed Fakhreddin. (2019).
Assessment of the importance of gully erosion effective factors using Boruta algorithm and its spatial modeling
and mapping using three machine learning algorithms. Geoderma, 340, 55-69.

Arabameri Alireza, Chen Wei, Loche Marco, Zhao Xia, Li Yang, Lombardo Luigi, . . .& Bui Dieu Tien. (2020).
Comparison of machine learning models for gully erosion susceptibility mapping. Geoscience Frontiers, 11(5),
1609-1620.

20



Ban Y. Y., Wang W., & Lei T. W. (2020). Measurement of rill and ephemeral gully flow velocities and their
model expression affected by flow rate and slope gradient. Journal of Hydrology, 589(1), 125172.

Busch R., Hardt J., Nir N.; & Schiitt B. (2021). Modeling gully erosion susceptibility to evaluate human
impact on a local landscape system in Tigray, Ethiopia. Remote Sensing, 13, 2009.

Cao Jianjun, Tang Guoan, Fang Xuan, Liu Yongjuan, Zhu Ying, Li Jinlian, & Wagner Wolfgang. (2020).
Identification of active gully erosion sites in the Loess Plateau of China using MF-DFA. Remote Sensing,
12(3).

Chen Chi, Park Taejin, Wang Xuhui, Piao Shilong, Xu Baodong, Chaturvedi Rajiv K., . . . & Myneni
Ranga B. (2019). China and India lead in greening of the world through land-use management. Nature
Sustainability, 2, 122-129.

Chen Wanlin, Xu Qiang, Zhao Kuanyao, Zhou Xiaopeng, Li Songlin, Wang Jue, . . . & Xu Jiangiang.
(2020). Spatial analysis of land-use management for gully land consolidation on the Loess Plateau in China.
Ecological Indicators, 117, 106633.

Chen Yong zong. (1984). The classification of gully in hilly loess region in the middle reaches of the Yellow
River. Scientia Geographica Sinica, 4(04), 321-327.

Daggupati P., Sheshukov A. Y., & Douglas-Mankin K. R. (2014). Evaluating ephemeral gullies with a process-
based topographic index model. CATENA, 113, 177-186.

Dai Wen., Hu Guang-Hui., Yang Xin., Yang Xianwu., Cheng Yihan., Xiong Liyang., . . .& Tang Guoan.
(2020). Identifying ephemeral gullies from high-resolution images and DEMs using flow-directional detection.
Journal of Mountain Science, 17, 175-189.

Dou Yanxing, Yang Yang, An Shaoshan, & Zhu Zhaolong. (2020). Effects of different vegetation restoration
measures on soil aggregate stability and erodibility on the Loess Plateau, China. CATENA, 185, 104294.

Douglas-Mankin Kyle R., Roy Swapan K., Sheshukov Aleksey Y., Biswas Asim, Gharabaghi Bahram, Binns
Andrew, . . .& Daggupati Prasad. (2020). A comprehensive review of ephemeral gully erosion models. CA-
TENA, 195, 104901.

Feng Tian. (2022). Study on the spatial pattern and influencing factors of gullies in the loess hilly area of
northern Shaanxi. Master thesis. Hebei GEO University.

Fu Bojie, Liu Yu, Lii Yihe, He Chansheng, Zeng Yuan, & Wu Bingfang. (2011). Assessing the soil erosion
control service of ecosystems change in the Loess Plateau of China. Ecological Complexity, 8(4), 284-293.

Garosi Y., Sheklabadi M., Conoscenti C., Pourghasemi H. R., & Van Oost K. (2019). Assessing the perfor-
mance of GIS- based machine learning models with different accuracy measures for determining susceptibility
to gully erosion. Sci Total Environ, 664, 1117-1132.

Gong J. G., Jia Y. W., Zhou Z. H., Wang Y., Wang W. L, & Peng H. (2011). An experimental study on
dynamic processes of ephemeral gully erosion in loess landscapes. Geomorphology, 125(1), 203-213.

Guo Huili. (2019). Study on erosion process of tile-roofed shapeslope in loess hilly region. Master thesis.
Northwest A & F University.

Guo Junquan., & Wang Wenlong. (2019). Experimental study on the effects of field scouring slope on
ephemeral gully erosion and sediment yield. Journal of Soil and Water Conservation, 33(04), 87-92+4212.

Guo Yanrong, Peng Changhui, Zhu Qiuan, Wang Meng, Wang Han, Peng Shushi, & He Honglin. (2019).
Modelling the impacts of climate and land use changes on soil water erosion: Model applications, limitations
and future challenges. Journal of Environmental Management, 250, 109403.

21



Han Xiaoliang, Lv Peiyi, Zhao Sen, Sun Yan, Yan Shiyu, Wang Minghao, . . .& Wang Xiuru. (2018). The
effect of the Gully Land Consolidation Project on soil erosion and crop production on a typical watershed
in the Loess Plateau. Land, 7(4), 1-19.

Hu Jinfei, Gao Peng, Mu Xingmin, Zhao Guangju, Sun Wenyi, Li Pengfei, & Zhang Limei. (2019). Runoff-
sediment dynamics under different flood patterns in a Loess Plateau catchment, China. CATENA, 173,
234-245.

Huang Lin, Cao Wei, & Zhu Ping. (2020). The regional variation characters of ecological effects of the Grain
for Green Project. Acta Ecologica Sinica, 40(12), 4041-4052.

Jiang Yongging., Wang Zhanli., Hu Guangrong., & Hao Xiaopin. (1999). Distribution features of shallow
gully. Research of Soil and Water Conservation, 6(02), 182-185.

Kang Hongliang., Guo Mingming., & Wang Wenlong. (2021a). Ephemeral gully erosion in concentrated flow
channels induced by rainfall and upslope inflow on steep loessial slopes. Land Degradation & Development.

Kang Hongliang., Wang Wenlong., Xue Zhide., Guo Mingming., Shi Qianhua., Li Jianming., & Guo Junquan.
(2016). Erosion morphology and runoff generation and sediment yield on ephemeral gully in loess hilly region
in field scouring experiment. Transactions of the Chinese Society of Agricultural Engineering, 32(20), 161-170.

Kang Youcai., Gao Jian’en., Shao Hui., Zhang Yuanyuan., Li Juan., & Gao Zhe. (2021b). Evaluating the
flow and sediment effects of gully land consolidation on the Loess Plateau, China. Journal of Hydrology, 600,
126535.

Karydas C., & Panagos P. (2020). Towards an Assessment of the Ephemeral Gully Erosion Potential in
Greece Using Google Earth. Water, 12(2), 603.

King C., Baghdadi N., Lecomte V., & Cerdan O. (2005). The application of remote-sensing data to monitoring
and modelling of soil erosion. Catena, 62(2-3), 79-93.

Li Anyi. (2011). The ephemeral gully geomorphic features in loess plateau of northern Shaanxi province and
the study of its affection to vegetation. Master thesis. Beijing Foresty University.

Li Pengfei, Chen Jiannan, Zhao Guangju, Holden Joseph, Liu Bintao, Chan Faith Ka Shun, . . .& Mu
Xingmin. (2022). Determining the drivers and rates of soil erosion on the Loess Plateau since 1901. Science
of The Total Environment, 823, 153674.

Li Xiaoyan., Wang Zongming., Zhang Shuwen., & Yan Yechao. (2007). Dynamics and spatial distribution of
gully in the typical upland region of northeast China. Scinentia Geographica Sinica, 27(04), 531-536.

Li Yuheng., DU Guoming., & Liu Yansui. (2016). Transforming the Loess Plateau of China. Frontiers of
Agricultural Science and Engineering, 3(03), 181-185.

Liang Wei, Fu Bojie, Wang Shuai, Zhang Weibin, Jin Zhao, Feng Xiaoming, . . .& Zhou Sha. (2019). Quan-
tification of the ecosystem carrying capacity on China’s Loess Plateau. Ecological Indicators, 101, 192-202.

Liu Baoyuan., Yang Yang., & Lu Shaojuan. (2018). Discriminations on common soil erosion terms and their
implications for soil and water conservation. Science of Soil and Water Conservation, 16(01), 9-16.

Liu Boyang., Zhang Biao., Feng Hao., Wu Shufang., Yang Jiangtao., Zou Yufeng., & Siddique Kadambot H.
M. (2021). Ephemeral gully recognition and accuracy evaluation using deep learning in the hilly and gully
region of the Loess Plateau in China. International Soil and Water Conservation Research.

Liu Dong. (2012). Typical mound slope soil erosion spatial differentiation and identity of influencing factors
in Loess Hilly Region. Master thesis. Northwest A & F University.

Liu Jiaxin., Liu Puling., Liu Dong., & Zhang Ningning. (2014). Spatial differentiation of soil erosion on
typical loess hilly slope in Loess Hilly and Gully Region. Bulletin of Soil and Water Conservation, 34(04),
1-4+10.

22



Liu Wenchao, Liu Jiyuan, & Kuang Wenhui. (2019). Spatiotemporal patterns of soil protection effect of the
Grain for Green Project in northern Shaanxi. Acta Geographica Sinica, 74(09), 1835-1852.

Liu Yuanbao, Zhu Xianmo, Zhou Peihua, & Tang Keli. (1988). The laws of hillslope channel erosion occurence
and development on Loess Plateau. Memoir of NISWC, Academia Sinica(01), 9-18.

Luquin Eduardo, Campo-Bescés Miguel A., Munoz-Carpena Rafael, Bingner Ronald L., Cruse Richard M.,
Momm Henrique G., . . .& Casal{ Javier. (2021). Model prediction capacity of ephemeral gully evolution in
conservation tillage systems. Earth Surface Processes and Landforms, 46(10), 1909-1925.

Maugnard A., Dyck S. V., & Bidders C. L. (2014). Assessing the regional and temporal variability of the
topographic threshold for ephemeral gully initiation using quantile regression in Wallonia (Belgium). Geo-
morphology, 206, 165-177.

Platoncheva E., Yermolaev O., & Essumanquainoo B. (2020). Spatial-Temporal Dynamics of the Ephemeral
Gully Belt on the Plowed Slopes of River Basins in Natural and Anthropogenic Landscapes of the East of
the Russian Plain. Geosciences (Switzerland), 10(5), 167.

Poesen J., Nachtergaele J., Verstraeten G., & Valentin C. (2003). Gully erosion and environmental change:
Importance and research needs. Catena, 50(2-4), 91-133.

Qin Wei. (2009). Characteristics of soil erosion and its response to re-vegetation in the upper reaches of
Beiluohe River. PhD thesis. Beijing Forestry University.

Qin Wei., Zhu Qingke., Zhao Leilei., & Kuang Gaoming. (2010). Topographic characteristice of ephemeral
gully erosion in loess hilly and gully region based on RS and GIS. Transactions of the CSAE, 26(06), 58-
64+4-385.

Shen Haiou., Feng Jun., Wang Dongli., Li Hongli., & Wang Yu. (2021). Characteristics of soil erosion and
sediment size distribution for different land uses in the Chinese Mollisol region. Journal of Mountain Science,
18, 1295-1306.

Tekwa I. J., Laflen J. M., Kundiri A. M., & Alhassan A. B. (2021). Evaluation of WEPP versus EGEM
and empirical model efficiencies in predicting ephemeral gully erosion around Mubi area,Northeast Nigeria.
International Soil and Water Conservation Research, 9(1), 11-25.

Tian Jian., Tang Guoan., Zhou Yi., & Song Xiaodong. (2013). Spatial variation of gully density in the Loess
Plateau. Scientia Geographica Sinica, 33(05), 622-628.

Torri D., & Poesen J. (2014). A review of topographic threshold conditions for gully head development in
different environments. Earth-Science Reviews, 130, 73-85.

Wang Cuilin. (2020). Study on the gully spatial differentiation characteristics and comphrehensive control
mode of Dongzhiyuan area in the Loess Plateau. Master thesis. Chengdu University of Technology.

Wang Lei., Zheng Fenli., Liu Gang., Zhang Xunchang J., Wilson Glenn V., Shi Hongqgiang., & Liu Xujun.
(2021). Seasonal changes of soil erosion and its spatial distribution on a long gentle hillslope in the Chinese
Mollisol region. International Soil and Water Conservation Research, 9(3), 394-404.

Wang Nan, Jiao Juying, Bai Leichao, Zhang Yifeng, Chen Yixian, Tang Bingzhe, . . .& Wang Haolin. (2020a).
Magnitude of soil erosion in small catchments with different land use patterns under an extreme rainstorm
event over the Northern Loess Plateau, China. CATENA, 195, 104780.

Wang wenlong, Lei Alin, Li Zhanbin, & Tang Keli. (2003). Study on dynamic mechanism of rills, shallow
furrows and gully in the soil erosion chain. Advances in Water Science, 14(04), 371-375.

Wang Yanzai., Dong Yifan., Su Zhengan., Mudd Simon M., Zheng Qiuhong., Hu Gang., & Yan Dong. (2020b).
Spatial distribution of water and wind erosion and their influence on the soil quality at the agropastoral
ecotone of North China. International Soil and Water Conservation Research, 8(3), 253-265.

23



Xiao Hai. (2017). Quantitative monitoring generation and development process of ephemeral gully erosion
on hillslope using REE. PhD thesis. Northwest A & F University.

Xu Ximeng. (2018). Ephemeral gully erosion processes based on different erosive force factors and numerical
simulation of ephemeral gully flow. PhD thesis. Northwest A & F University.

Xu Ximeng, Zheng Fenli, & Wilson Glenn V. (2021). Flow hydraulics in an ephemeral gully system under
different slope gradients, rainfall intensities and inflow conditions. CATENA, 203, 105359.

Yan Yechao., Zhang Shuwen., Li Xiaoyan., & Yue Shuping. (2005). Tempiral and spatial variation of erosion
gullies in Kebai Black Soil Region of Heilongjiang during the past 50 years. Acta Geographica Sinica, 60(06),
137-142.

Yan Yechao., Zhang Shuwen., & Yue Shuping. (2006). Application of corona and spot imagery on erosion
gully research in typical black soil regions of northeast China. Resources Science, 28(06), 154-160.

Yan Yechao., Zhang Shuwen., & Yue Shuping. (2010). Dynamic change of hill slope and gully erosion in
typical area of black soil region during the past 40 years. Transactions of the Chinese Society of Agricultural
Engineering, 26(02), 109-115.

Yermolayev Oleg, Platoncheva Evgeniya, & Essuman-Quainoo Benedict. (2020). Spatial-temporal dynamics
of the ephemeral gully belt on the plowed slopes of river basins in natural and anthropogenic landscapes of
the east of the Russian Plain. Geosciences, 10(5).

Yu Peixin., Zhou Xun., Liu Suhong., & Wang Xikai. (2018). Feature extraction and recognition of erosion
gully based on remote sensing image in the black soil region in Northeast China. Journal of Remote Sensing,
22(4), 611-620.

Zhang Yan., Fan Conghui., Gong Yinghua., & Zhang Jiahua. (2017). Investigation on ephemeral gully erosion
rate based on QuickBird images in Loess Hilly Region. Transactions of the Chinese Society for Agricultural
Machinery, 48(08), 239-244.

Zhao Jin, Guo Li, Wang Yungiang, Yu Yunlong, Lin Henry, Chen Yiping, . . . Zhang Naipeng. (2019).
Valley reshaping and damming induce water table rise and soil salinization on the Chinese Loess Plateau.
Geoderma, 339, 115-125.

Zhao Jin. (2014). The creation of farmland by gully filling on the Loess Plateau: A double-edged sword.
Environmental Science & Technology, 48, 883-884.

Zhao Longshan, Fang Qian, Hou Rui, & Wu Faqi. (2021). Effect of rainfall intensity and duration on soil
erosion on slopes with different microrelief patterns. Geoderma, 396, 115085.

Zhao Weijun., Xu Zhichao., Zhang Yan., Zhu Yan., & Zhu Qingke. (2011). Study on distribution of ephemeral
gullies in semiarid loess area. Arid Zone Research, 28(04), 586-591.

Zheng Fenli, Wu Min, Zhang Yubin, & Ding Jinli. (2006). Ephemeral gully development process at loess
steep hillslope. Scientia Geographica Sinica, 26(04), 4438-4442.

Zheng Fenli., Xu Ximeng., & gin Chao. (2016). A review of gully erosion process research. Transactions of
the Chinese Society for Agricultural Machinery, 47(08), 48-59-+116.

Zhong Yuan, Wang Chunmei, Pang Guowei, Yang Qinke, Guo Zitian, Liu Xin, & Su Jianhua. (2022). Spatial
variation of ephemeral gully in the Loess Plateau. Acta Ecologica Sinica, 42(05), 1-13.

24



